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Abstract

A general framework for minimisation-based belief
change is presented. A problem instance is made up
of an undirected graph, where a formula is associ-
ated with each vertex. For example, vertices may
represent spatial locations, points in time, or some
other notion of locality. Information is shared be-
tween vertices via a process of minimisation over
the graph. We give equivalent semantic and syntac-
tic characterisations of this minimisation. We also
show that this approach is general enough to cap-
ture existing minimisation-based approaches to be-
lief merging, belief revision, and (temporal) extrap-
olation operators. While we focus on a set-theoretic
notion of minimisation, we also consider other ap-
proaches, such as cardinality-based and priority-
based minimisation.

1 Introduction and Motivation

Minimisation of change is a crucial element in many ap-
proaches to knowledge representation and reasoning, includ-
ing reasoning about action and time, belief revision, and be-
lief merging. Generally speaking, these approaches take as
input a collection of formulas (or sets of formulas) and have
as output another set of formulas (or sets of formulas). For
instance, in standard approaches to belief revision, we start
from an initial belief state represented by a formula ¢,' a for-
mula ¢, and come up with a new belief state ¢*« that satisfies
« while retaining as much as possible from ¢. In belief merg-
ing, we start from a collection (¢1, ..., ¢,) of belief states
(again, single formulas), possibly with integrity constraints,
and end up with a single belief state, computed by retaining
as much as possible from the initial information. In a num-
ber of approaches to reasoning about time and change, the
input consists of a series of observations and/or actions over
a discrete time scale, and the output is series of belief states,
one for each time point, obtained by minimising change over
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time. (Note that, for each of these areas, there is obviously
not a single nor a best way of minimising change.)

Two questions come to mind. First, can we see (some of)
these change-minimising approaches as instances of a more
general framework? Second, are there other specific cases of
this more general setting that are worth considering? This
paper answers both questions. The general setting we con-
sider starts with a set of points structured in a graph, and with
a formula attached to each point. Following a minimisation
step, a formula is determined at each point, representing the
original information associated with the point along with in-
formation gleaned from connected points. This minimisation
step is driven by disagreements among the formulas attached
to connected points. We show that a number of approaches to
belief merging fit within this general setting, as do a number
of approaches to reasoning about time and change, as well as
an approach to revision.

The approach is intended to model any domain that can be
modelled by a set of connected points, with data associated
with each point. Here are some typical examples:

Multisource merging The graph is a network of intercon-
nected agents (or knowledge bases), where each agent
consistently incorporates information from other agents.

Temporal minimisation of change The graph is a set of
time points, and we minimise the set of changes between
successive time points.

Spatial minimisation of change The points are places or re-
gions in space, vertices express adjacency or proximity
between places/regions, and the principle of minimising
change is justified by the assumption of spatial persis-
tence between connected places or points.

Thus for the last example, if it is raining in some place, e.g.
Amsterdam, and we don’t know whether it is raining in a
neighbouring place, e.g. Brussels, we might want to infer by
default that it is also raining there. However, if we also know
that it is not raining in Luxembourg, we might want to con-
clude that we don’t know whether it is raining in Brussels.

The next section introduces basic notation and reviews re-
lated work. Section 3 presents the general approach, while
Section 4 discusses specific instances of the approach. This
is followed by a section on extensions to the approach, in-
cluding adding weights to edges. The final section gives con-
cluding remarks and directions for future work.
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2 Related Work

The approach described herein falls into a broad category of
approaches to belief change based on minimisation of change.
In our approach, we employ a graph G = (V, E) to model
various phenomena. Some earlier work can be regarded as a
specific case of this general approach (and in Section 4 we
show that this is indeed the case). Thus belief extrapolation
[Dupin de Saint-Cyr and Lang, 2002] involve minimisation of
change in a chain (with intended interpretation of the chain
being a series of time points). Similarly, the approaches to
merging of [Delgrande and Schaub, 2006] can be regarded as
minimisation over complete graph or star graphs. Chronolog-
ical minimisation corresponds to a version of the approach on
a chain with priorities on edges. The approach of [Zhang et
al., 2004] to negotiation essentially reduces negotiation to a
form of mutual belief revision.

On the other hand, the general approach is distinct from
belief merging as usually understood, in that most merging
operators begin with a set of belief states but yield a single
belief state (see for example [Liberatore and Schaerf, 1995;
Konieczny and Pino Pérez, 2002]). The conciliation opera-
tors of [Gauwin ef al., 2005] however are closer to the ap-
proach at hand: in this case there is a global merging of the
agent’s knowledge after which each agent revises its beliefs
by the “consensual” knowledge. Similar remarks apply to
[Booth, 2002] which, for our purposes, can be regarded as
employing multi-agent contraction. [Liberatore and Schaerf,
2000] describes a specific approach combining merging of
multiple sources, revision and update; there the process of
propagating information temporally is somewhat similar to
extrapolation. One approach that conforms very well to our
underlying intuitions is the REV!GIS project [Wiirbel et al.,
2000] which addresses revision in geographical information
systems: flooding information (for example) is encoded for
different regions, and persistence of water levels can be used
for revising information in adjacent regions.

3 Global minimisation of change

Let £Lp be a propositional language over Alphabet P =
{p,q, ...}, using the logical constants T, L and connectives
-, V, A, D and <. Formulas are denoted by Greek letters
a, @, ... The set of interpretations of Lp is denoted by Qp.
(Whenever clear from the context, we omit the underlying
alphabet P.) We denote interpretations explicitly as lists of
literals, the falsity of an atom p being indicated by p. For in-
stance, for P = {p, q,r}, the interpretation where only ¢ is
true is denoted by pg7. Mod(«) is the set of models of a;
Cn () is the deductive closure of a.

For each i > 0, define alphabet P! = {p’ | p € P};
that is, P is a copy of P where atomic symbols carry the
superscript 7. We rely on the fact that P* and P7 are disjoint
for i # j. Similarly, £! is a shorthand for £p:. We asso-
ciate PY with P and £° with Lp. For o € £, the function
ren is defined so that ren(c, j) is the formula o where ev-
ery occurrence of p° € P is replaced by the corresponding
proposition p? € PJ. We can thus write o/ for o € £ as an
abbreviation for ren(«, j). For instance, if &« = (—-pA(gVr))
then ren(a, 3) = (=p3 A (¢ vV r?)) = a3,

3.1 Completion and consensus

In this paper we make use of finite undirected graphs only.
Thus for graph G, G = (V, E) where E is a set of unordered
pairs of elements of V. For the sake of simplicity we as-
sociate the set of vertices V' with an initial sequence of the
natural numbers; thus for |[V| = n wehave V = {1,...,n}.
Conventionally we write an edge as («, y) rather than {x, y}.

In the entire paper, let G = (V, E) be a graph where |V| =
n, and P an alphabet.

Definition 3.1 (Scenarios and Interpretations)

e A G-scenario X is a list {¢1, ..., ¢n), where ¢; € Lp

foreachi e V.
Y. is consistent iff ¢; is consistent for alli € V.
Y i] denotes ¢, the ith component of E¢.

e A G-interpretation Mg is a list (M, ..., M,), where
each M; is an interpretation from Qp.
Mg is said to satisfy X, denoted Mg = Yq, iff M; =
@i holds forallv € V.
QV is the set of all G-interpretations and Mod(X¢g) =
{Mqg | Mc | E} is the set of all G-models of 3.

e The shared or invariant knowledge of a G-scenario ¥¢,
SK(Xq), is the formula \/_, ¢;.

When clear from the context we drop the subscript G, and
simply write 3 and M rather than ¥ and M. Sometimes,
to make notation more readable, we make use of this notation
for scenarios: (1 : ¢1,...,n : ¢y,) instead of (&1, ..., Pn).
Similarly, a G-interpretation (M, . .., M,,) is sometimes de-
noted as (1 : My,...,n : M,). Slightly abusing notation,
we denote by M;(p) the truth value of p € P given by the
interpretation M.

Definition 3.2 (Change sets)
e A change set for P and G is a subset A of E X P.

o Let M be a G-interpretation. The change set associated
with M, A(M), is defined as

{{(,9),p) | (z,y) € E and M(p) # My(p)}-

e A change set A is a change set for a G-scenario X iff
there exists a G-interpretation M such that M = ¥
and A = A(M).

e A is a minimal change set for X if A is a change set for
Y and there is no change set A’ for X such that A’ C A.

Minimal change sets pick out those G-interpretations that
in a certain (viz. set-containment) sense maximise ‘“‘close-
ness” between individual interpretations of members of 3.
To be sure, there are other measures of “closeness” that can
be used, a point that we return to later.

Definition 3.3 (Preferred G-interpretations) Given two G-
interpretations M and M’, define M = M’ iff A(M) C
A(M"), and M = M’ iff A(M) C A(M’).

Given a G-scenario ¥ and a G-interpretation M, we say

that M is a preferred G-interpretation of ¥ iff

L MES;
2. there is no M’ such that M’ = M and M’ |= ¥..
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The set of preferred G-interpretations of % is denoted
Pref(Mod(X), ).

Thus M is preferred to M’ iff the change set of M is in-
cluded in the change set of M.

Definition 3.4 Let X be a G-scenario.

e A completion O(X) of ¥ is a G-scenario ¥ =
(@, ..., @) such that for everyi € {1,...,n},

Mod(¢}) = {M; | (M, ...

o The consensus of X is the invariant of its completion,

that is, Consensus(X) = \/I_; ¢}

We note that a completion is unique up to logical equivalence.
Consequently we henceforth refer to the completion, under-
standing some canonical representative for a set of formulas;
see also Proposition 3.3.

Example 1 Let G = (V,E) be the graph with V. =
{1,2,3,4} and E = {(1,2),(2,3),(2,4),(3,4)}. Let ¥ =
(1 :=-p2:(pVg Ar,3: —qA4 r), The preferred
models of ¥ are (pqr, pgr, pqr, pqr), (pqr,pqr, pqr, pqr),
(pqr, pqr, pqr, pgr), (pgr, bgr, PGT, par), (pqr, pgr, pqr, pqr)
and (pqr, pqr, pqr, pqr).

Therefore, the completion of ¥ is O(X) = (1 :
(p =) Ar,3:-q,4: -1 A(=pV q)).

Although Vertices 2 and 4 disagree about r, the comple-
tion of X contains v at Vertex 1 (because 1 is connected
to 2 only, and so r being true at 2 “blocks” the potential
propagation of —r at 3 to Vertex 1). In contrast, the com-
pletion contains neither v nor —r at 3. The consensus of
Y is Consensus(X) = —p V —q As can be verified, this is
equivalent to the disjunction of the constituent formulas, viz
(=P AT)V((p = —q) Ar)V =gV (=r A(=pV ).

pAT2:

3.2 Syntactic characterisation
Definition 3.5 (Equivalence sets, Fits, Maximal fits)

e An equivalence set is a subset of
{p' = [{(i,)),p) € Ex P}.
e The equivalence set induced by a change set A is
EQ(A) = {p' < p" | {(i.5),p) € (E x P)\ A}.
e An equivalence set EQ is a fit for a G-scenario ¥ =
(D15 s &) i EQ UU, <<, ren(di, 1) is consistent.
A fit EQ for ¥ is maximal iff for every EQ" D EQ we
have EQ' U U1<l<n ren(¢;, 1) is inconsistent.
Proposition 3.1 A is a minimal change set for ¥ iff EQ(A)
is a maximal fit for 3.

Hence, maximising fit between propositional symbols or min-
imising change between models is equivalent. This in turn
leads to a syntactic characterisation of completion:

Proposition 3.2 Let X = (¢1,. .., ¢,) be a G-scenario, and
let F be the set of maximal fits of ..

Then, O(X) = (¢, ..., ) is the completion of ¥ iff for
everyi € {1,...,n},

Cn(¢;) = ﬂEQeF{O‘ | o’ € Cn(EQ U U —17"6”(953, ))}

, M) € Pref(Mod(X),>)}.

Here is an equivalent formulation of Proposition 3.2:

Corollary 3.1 Let ¥ = {(¢1,...,¢n) be a G-Scenario and
let (%) = (¢),...,d.). Then, forany § € Lp, ¢ =
iff for every C-maximal set EQ C {p* < p’ | {(i,7),p) €
E x P} consistent with U _, ren(¢;, j) we have

EQ U Uj:lren(¢jaj) ': Ten(ﬁvi)'

This result shows that determining whether some formula
holds at some vertex of the completion of X can be expressed
as skeptical inference in normal default theories without pre-
requisites [Reiter, 1980]. An immediate consequence of this
is that inference from the completion of a scenario is in IT5.
(We will see shortly that it is also a lower bound.)

Next we describe a syntactic characterisation that deter-
mines a specific formula for the completion at each vertex.
We begin by adapting the standard notion of a substitution to
our requirements Given alphabets P, PI a substitution is a
set {p*/l(p’) | p* € Pi,p? € PI} wherel(pj) is p/ or —p/.
That is, a substitution is simply a set of pairs, where each pair
is made up of an atom in one language and that atom or its
negation in the other language. For binary relation R, let R*
be its transitive closure.

Definition 3.6 Letr EQ be an equivalence set. Fori,j € V

define aij = (cr]iQ)Jr U (o EQ) where

@ = P | EQEp < p)
BO~— _ . . . .
(0’0" = W'/ |6,j) € B EQp < p'}
A substitution instance of o' € P? with respect to af J-Q, writ-
ten o O'ZE JQ, is as expected: every atom in o is replaced by its

unique counterpart according to oEQ
We obtain the following finite character1sat10n

Proposition 3.3 Let ¥ = (¢1,...,¢n) a scenario of G. Let
OX) = (¢),...,d.) be the completion of ¥, and let F be
the set of maximal fits of .. Then for 1 < j < n we have that

¢ A VEQeF (/\(J i)eE* (¢ 1 zEjQ)O)

Thus the above proposition gives a recipe whereby one can
compute a formula for each vertex that gives the completion.

Example 2 Consider Example 1 again, and Vertex j = 3.
For preferred model My and Vertex i = 2 we have that ¢4
is (p vV q) A r; thus 3 is (p* V ¢*) A r%. The relevant part
of EQ is p*> = p3 and r* = r3. Consequently gb%aQEg is
(p® V =¢3) A r3. Continuing in this fashion, for the maximal
fit based on My we obtain:

E E

Q%UléQ—ﬁp ; ¢%U2:’? =P*V-g*)Ar?
E E

‘bgUséQ—ﬁq ) ¢ZLU4??—7°

The conjunction of these terms is equivalent to —p3 A—~q> Ar3;
re-expressed in our original language this is =p A—qAr. The
other five preferred models similarly yield formulas for Vertex
j = 3, in this example, each being a conjunction of literals.
It can be confirmed that their disjunction is equivalent to —q.
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3.3 Properties of completion and consensus
Here are some properties of completion and consensus.

Proposition 3.4 Ler ¥ = (¢4, . ..
let O(X) = (P, ..., ).

1. (%) = 0(8(0)).

2. If 39, € O(), ¢, = L then ¥/, € O(%), ¢} b= L.

3. If G is connected and \,.,;., ¢: is consistent then

O = Nicicn @i for every jefl,...,n}

4. ¥ is consistent iff ©(X) is consistent.

5. ¢ = ¢ forevery ¢; € 3.

6. Consensus(X) = SK(X).

Note that Property 3 above refers to the structure of the graph.
Clearly, the information at a given vertex ¢ can propagate to
vertex j only if there is a path from ¢ to j. This brings us to
the following (easy but useful) decomposability result:

, ®n) be a G-scenario, and

Proposition 3.5 Let G1,...,Gy be the connected compo-
nents of G and let {V1,...,V,} be the corresponding par-
tition of V. For each i € {1,...n}, let k(i) be the unique
integer such that i € Vy;y. Given a G-scenario ¥, ©(X) =
(@h,...,8), and k € {1 cqh let X = (¢ | i € Vi),
and let ©(Zy) = (¢ | i € Vi). Then:

o ¢, = ¢} foreachi € {1,...,n};

e Consensus(X) =V, <<, Consensus(Zy).

This result is a bit tedious to state but is very intuitive: if the
graph G is not connected, then it is sufficient to consider its
connected components separately, and to compute the com-
pletion of X for each one of these.

Example 3 Let G = (V, E) with V = {1,2,3,4} and E =
{(1,2),(3,4)}. Let ¥ = {1 : aVb, 2:-aV-b 3:
a, 4 : ~a A —b). The connected components of G are G1 =
({121, {(1,2)}) and Gz = ({3, 4}, {(3,4)}), hence,
1=(1:aVb2:-aV-b)yand X3(3:a,4:-a A —b).
We obtain ©(X1) = (1:a < b, 2:a < b) and O(X2) =
(3:aA=b, 4:-aA-b). Therefore
@(E):(l:a<—>b, 2:a< b, 3:aA—b, 4:-aN-b).

Thus, without loss of generality, we may now assume that G
is connected.

Another decomposition result concerns the propositional
symbols the logical theories at different vertices are about.
We say that ¢; is irrelevant to Q C P iff ¢, is logically equiv-
alent to some formula ¢); in which no symbol in Q appears
[Lang et al., 2003].

Proposition 3.6 Let 3 be a G-scenario. Suppose there exist
a partition {V1,Va} of V and a partition { Q1, Qa2} of P such
that for each i € Vi (resp. i € V), ¢; is irrelevant to Qo
(resp. to Q1). Let 31 and Yo be the restrictions of 3 to V
and Vs, defined by ¥1[i| = X[i] if i € Vi and 1[i]) = T
otherwise (and similarly for 3s). Let O(X) = (¢}, ..., dL).
Then, for everyi € V,

o ¢; = O(X1)[i] A O(X2)ld]

e Consensus(X) = Consensus(X1) A Consensus(Xz).

Exampled4 Let V = {1,2,3,4,5}, E = {(1,2), (2,3),
(3,4),(4,5), (5, )} and X =(1:pVq,2: p,3:aNnb4:
-pAqb : aA-b). Taking Q1 = {a,b}, Q2 = {p,q},
= {3,5} and Vo = {1,2,4}, we get O(X1) = (1 :
a,2 :a,3:aANb4d:ab:aN-b) and ©OE2) = (1 :
“pA¢2:-pAGg3:pAg,4d:—-pAg5:-pAq). Hence,
OX)={(1:aNpAqg,2:aN-pAg3:aNbDA-DPAG4:
aN-pAg,5:aAN—-bA—pAQq).
Let us now consider conjunctive formulas: a formula ¢; is
conjunctive iff it is a consistent conjunction of literals.

Proposition 3.7 Let ¥ = {(¢1,...,dn) be a G-scenario
such that each ¢; is a conjunctive formula. Let ©(X) =
(P4, ..., @L). Then, ¢ = p iff the two following holds:

1. ¢; =p forsomej e {1,...,n};
2. If ¢ = —p, then for every path 7 from | to i, there is a
m in 7 such that ¢, = p.

Proposition 3.7 gives a simple method for computing O ()
when X consists of conjunctive belief bases. For any p € P:

1. let G, (resp. G-,) be the graph obtained from G by
deleting all vertices 4 such that ¢; = —p (resp. ¢; = p)
and all edges to or from ¢;

2. let X, (resp. X_,,) be the set of all ¢ such that there is
a path in G, (resp. in G-) from a vertex j such that

¢; = p (resp. ¢ |= —p).
Proposition 3.8 Let ¥ = (¢1,...,¢n) be a G-scenario
such that each ¢; is a conjunctive formula and let ©(3) =

(P, .., @L). Then foreveryi € {1,...,n},
% = Nipliex,nx-)P N Npliex-,1%,) 7P

As a corollary, the completion and the consensus of a con-
junctive scenario can be computed in polynomial time.

Example 5 Let V = {1,2,3,4,5,6}, F =
{(1,2),(2,3),(3,4), (4,5),(5,6), (1, 6)} and Y =14
pAg2:—g3:pd:pb:T,6: T). Gpisthe graph
whose set of edges is B, = {(1,2),(4,5),(5,6),(1,6)},
therefore X,, = {1 2,4,5,6}. G- is the graph whose set
of edges is E p = {(2 3) (5,6)}, therefore X, = {2,3}.
Similarly,  E-q = {(2,3),(3,4), (4.5), (5,6)},
E, ={(3,4),(4,5),(5,6),(1,6)}, X, = {(1 3, 4 ) 6} and
Xﬂq = {2,3,4,5,6}. Therefore, ©(X) = (1 : p A g2 :
—¢,3:—p,4:p,5:p,6:p).

4 Particular Instances of the Approach

Our approach falls into the broad category of approaches to
belief change based on minimisation. We consider initial for-
mulas believed at vertices of (G, and select those models that
minimise differences between models of the individual for-
mulas. So far, we haven’t said much about specific interpre-
tations of GG. In this section, we give several examples of
such interpretations, sometimes corresponding to particular
classes of graphs; and we show that our setting generalises
frameworks that have been explored previously.

We first consider three specific types of graphs: chain
graphs, star graphs and complete graphs, and show that each
of these three cases leads to a specific belief change operator
studied previously.
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Definition 4.1 (Extrapolation) Let G = (V, E) be a chain
graph, where E = {(i,i+ 1) | i € V,1 <1i < n}, and let ¥
be a G-scenario. The extrapolation operator Ext(X) induced
by » is unchanged from Definition 3.4: Ext(X) = O(X).

Ext is an extrapolation operator in the sense of [Dupin de
Saint-Cyr and Lang, 2002], in which V is considered as a set
of time points: if ©(X) = (¢, ..., ¢, ), then ¢} is the com-
pleted scenario at time ¢, obtained from the initial observa-
tions and a principle of minimal change. Other extrapolation
operators can be obtained by varying the preference relation
(see Section 5). As to Consensus(X), it simply expresses the
information that remains invariant over time in the scenario.

Definition 4.2 (Projection) Let G = (V, E) be a star graph,
where V ={0,1,...,n}and E = {(0,7) | i € V\{0}}, and
let ¥ be a G-scenario. The projection operator Proj induced
by < is the function Proj(X) = ©(X)[0]

Consensus(X) here coincides with the projection operator
given in [Delgrande and Schaub, 2006]: {1,...,n} are the
labels of the knowledge bases to be merged; ¢; represents the
beliefs of source/agent ¢; and 0 is the label for the result of the
merging (with ¢ = 1.5 for set of integrity constraints 1.5).

Definition 4.3 (Consensus) Let G be a complete graph and
let ¥ be a G-scenario. The consensus operator of G is
Con(X) = Consensus(X).

That is, the consensus operator contains the common knowl-
edge implicit in the minimal models of . This operator cor-
responds to the consensus merging operator of [Delgrande
and Schaub, 2006].

A crucial difference between the preceding two operators
is illustrated in the following example. Let GG be the complete
graph on 3 vertices, and assume we have o1 = p A g AT,
@2 = p A g A1, p3 = T. The projection on ¢3 is r while
the consensus is (p <> ¢) A r. See [Delgrande and Schaub,
2006] for a detailed examination of these operators.

Definition 4.4 (Revision) Ler G = ({1,2},{(1,2)}) and let
(¢1,d2) be a G-scenario. The revision operator + is the
function ¢1+¢2 = O(X)[2]

This notion of revision corresponds to the basic notion of re-
vision given in [Satoh, 1988; Delgrande and Schaub, 2003].

Deciding whether 3 € ¢;1+¢» is I15-complete [Delgrande
et al., 2004]. Thus (given the remark in Section 3.2) the gen-
eral problem of deciding, given a G-scenario %, a formula /3,
and i € V, whether 3 € ©(X)[i], is II5-complete (and so no
more complex than all the particular cases considered above).
A similar result holds for consensus.

There are of course other graph structures that could be
investigated, for example trees or cycles. Further, one can
consider other interpretations. Thus a graph may be consid-
ered under a spatial interpretation, in which nodes correspond
to regions of space and edges correspond to connections be-
tween adjacent regions. Completion is then based on the prin-
ciple that, normally, what holds in a region also holds in the
adjacent region. Another possible interpretation of the graph
would be a mixture of merging and extrapolation, in the same
vein as [Liberatore and Schaerf, 2000], where we have sev-
eral time points, and possibly several independent informa-
tion sources at each time point.

S Alternative Definitions of Completion and
Consensus

So far, we have focussed on a very simple criterion for select-
ing preferred interpretations, namely, M being preferred to
M iff A(M) C A(M’). Clearly, this notion of preference
between change sets (and between interpretations) frequently
gives many incomparable interpretations, hence a large num-
ber of preferred interpretations, and then completion and con-
sensus may be rather weak. Here we give a more general
definition without changing much of our notions and results.

A preference relation on change sets > is a reflexive and
transitive relation over £ x P. Any such preference rela-
tion induces a preference relation >~ on interpretations, by
M = M iff A(M) = A(M’). We recover the prefer-
ence relation considered previously if we define A =; A’ iff
A C A’. Another intuitive preference relation is cardinality:
A ¢ Aiff |A] < |A'|. The definition of a preferred G-
interpretation (w.r.t. >) as well as those of completion and
consensus are straightforward generalisations of Definitions
3.3 and 3.4. Note that for a star graph and > one obtains
majority merging as in [Konieczny and Pino Pérez, 2002].

A second generalisation of the approach begins from the
observation that edges, representing connected points, may
have differing strengths or reliability. Hence, more sophisti-
cated preference relations may incorporate ranking functions,
or numerical weights, on edges. For graph G = (V, E), a
priority assignment P is a mapping from E to the natural
numbers IV (any totally ordered set serves equally well).

Definition 5.1 (P-preferred G-interpretations) Let 3 be a
scenario of graph G = (V, E), and let P be a priority as-
signment to E. Let M and M’ be interpretations of ¥, and
let A(M,e) (resp. A(M’,e)) be the change set associated
with edge e € E in M (resp. M').

Define M =p M’ iff

e MEXand M' EY;
o thereis i € IN such that:

— for every e € E such that P(e) = i we have
A(M,e) C A(M,e), and

— for every ¢’ € E such that P(e’) > i we have
AM,e) =AM, ¢).

Example 6 Consider Example 1 where P((1,2)) = 2 and
other edges are assigned value 1. The preferred models are
now My, Ma, M3, and My. Consequently —p is true at
each point in ©(%).

The completion of 3 under P, ©(X, P), is defined in an ob-
vious extension to Definition 3.4, over the P-preferred inter-
pretations; we omit details given space constraints.

Proposition 5.1 Let 3 be a scenario of graph G = (V, E
and let P be a priority assignment to E. Let O(X) =
(@h,..., @) be the completion of ¥ and let O(X,P) =
(9, ..., &) be the completion of ¥ under P. Then ¢} = ¢,
foreveryl <i<n.

The notion of P-preferred G-interpretations captures the
notion of chronological minimisation: let G be a chain graph
(V,E) with V. = {1,....n}, E = {(t,t+1) | t =

I[JCAI-07
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0,...,n — 1}, and priority assignment P(¢,¢t + 1) = ¢. Then
the completion of X corresponds to chronological ignorance
[Shoham, 1988] in which later changes are preferred to ear-
lier changes. Further, when G is star graph (for merging), the
priority of the edge connecting a source ¢ to the centre point
0 can encode the reliability of 7. Of course other alternatives
are possible.

In a further direction, and generalising cardinality-based
preference, one can assign weights to propositions, reflecting
that some propositions are more likely to persist than others.
For instance, when crossing the border between two countries
in Europe, the official language is more likely to change than
the main religion. These weights would then be aggregated
to assign an overall weight to a change set.

6 Discussion

We have described a general approach to belief change based
on minimisation of change. In the approach, an undirected
graph G = (V, E) has associated with each vertex some in-
formation represented in a formula. The graph structure can
model various phenomena including spatially adjacent points,
temporally adjacent points in time, connected agents, etc.
Consequently it is quite expressive, and generalises similar
frameworks that have been explored previously. The intu-
ition is that change between neighbours is exceptional; this
assumption justifies global minimisation of change. Follow-
ing the minimisation process, the completion of the graph
provides new information at each vertex, representing that in-
formation that may be consistently gleaned from other con-
nected vertices. The approach generalises previous frame-
works involving change minimisation, including extrapola-
tion and related belief change operators, and some merging
and revision operators. However, the general approach is of
independent interest. In particular, it proves to be suitable to
spatial mininisation of change. Along this line, an interesting
practical issue would be to apply the approach to a domain
such as is addressed in [Wiirbel ez al., 2000]. Lastly, the gen-
eral approach is computationally no more complex than each
of these particular cases.

An interpretation of the graph that warrants more investiga-
tion is when it represents a network of agents. Global minimi-
sation of change with respect to a network of agents can be
understood as follows: agents have some initial beliefs that
they don’t want to give up, and after some communication
process, the agents come to an equilibrium where changes
between the belief bases of neighbouring agents are globally
minimal. (Hence, our approach, based on global minimisa-
tion, can also be characterised as consistent expansion in a
network of agents.) One interesting issue for future research
is that of local minimisation of change, wherein minimisa-
tion at a vertex is with respect to that vertex’s adjacent neigh-
bours only. Clearly in this case the process admits nontrivial
iteration. Our approach also departs from approaches such
as [Gauwin er al., 2005], where agents iteratively revise or
merge their current beliefs by/with the beliefs of other agents.
Another promising issue for further research is to allow infor-
mation to be similarly revised (and not just strengthened) at a
vertex (and so where Theorem 3.4, Part 5 does not necessarily

hold). In this case, an agent may in fact give up beliefs, per-
haps as a result of contradicting beliefs at an adjacent vertex
with higher reliability.

Acknowledgements

We wish to thank Florence Dupin de Saint-Cyr for many help-
ful discussions.

References

[Booth, 2002] R. Booth. Social contraction and belief nego-
tiation. Proceedings of KR’02, pages 375-384.

[Delgrande and Schaub, 2003] J. Delgrande and T. Schaub.
A consistency-based approach for belief change. Art. In-
telligence, 151(1-2):1-41,2003.

[Delgrande and Schaub, 2006] J. Delgrande and T. Schaub.
A consistency-based framework for merging knowledge
bases. J. Applied Logic, 2006. To appear.

[Delgrande et al., 2004] J. Delgrande, T. Schaub, H. Tom-
pits, and S. Woltran. On computing belief change oper-
ations using quantified boolean formulas. J. Logic and
Computation, 14(6):801-826, 2004.

[Dupin de Saint-Cyr and Lang, 2002] F. Dupin de Saint-Cyr
and J. Lang. Belief extrapolation (or how to reason about
observations and unpredicted change). Proceedings of
KR’02, pages 497-508, 2002.

[Gauwin et al., 2005] O. Gauwin, S. Konieczny, and P. Mar-
quis. Iterated belief merging as conciliation operators.
Proceedings of Commonsense’05, pages 85-92.

[Konieczny and Pino Pérez, 2002] S. Konieczny and R. Pino
Pérez. Merging information under constraints: A logical
framework. J. Logic and Comput., 12(5):773-808, 2002.

[Lang er al., 2003] J. Lang, P. Liberatore, and P. Marquis.
Propositional independence : Formula-variable indepen-
dence and forgetting. JAIR, 18:391-443,2003.

[Liberatore and Schaerf, 1995] P. Liberatore and M. Schaerf.
Arbitration: A commutative operator for belief revision. In
Proceedings of WOCFAI'95, 217-228.

[Liberatore and Schaerf, 2000] P. Liberatore and M. Schaerf.

Brels: A system for the integration of knowledge bases.
Proceedings of KR’00, pages 145-152.

[Reiter, 1980] R. Reiter. A logic for default reasoning. Art.
Intelligence, 13(1-2):81-132, 1980.

[Satoh, 1988] K. Satoh. Nonmonotonic reasoning by min-

imal belief revision. In Proceedings of 5th Generation
Computer Systems, pages 455-462, 1988.

[Shoham, 1988] Y. Shoham. Reasoning About Change: Time
and Causation from the Standpoint of Artificial Intelli-
gence. The MIT Press, 1988.

[Wiirbel et al., 2000] E. Wiirbel, R. Jeansoulin, and O. Pap-
ini. Revision: An application in the framework of GIS.
Proceedings of KR’00, pages 505-515.

[Zhang et al.,2004] D. Zhang, N. Foo, T. Meyer, and

R. Kwok. Negotiation as mutual belief revision. In Pro-
ceedings of AAAI’04, pages 317-322.

I[JCAI-07
2467




<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Dot Gain 20%)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.4
  /CompressObjects /Tags
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /CMYK
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 2
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments true
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e9ad88d2891cf76845370524d53705237300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc9ad854c18cea76845370524d5370523786557406300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /DEU <>
    /ESP <>
    /FRA <>
    /ITA <>
    /JPN <FEFF9ad854c18cea306a30d730ea30d730ec30b951fa529b7528002000410064006f0062006500200050004400460020658766f8306e4f5c6210306b4f7f75283057307e305930023053306e8a2d5b9a30674f5c62103055308c305f0020005000440046002030d530a130a430eb306f3001004100630072006f0062006100740020304a30883073002000410064006f00620065002000520065006100640065007200200035002e003000204ee5964d3067958b304f30533068304c3067304d307e305930023053306e8a2d5b9a306b306f30d530a930f330c8306e57cb30818fbc307f304c5fc59808306730593002>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020ace0d488c9c80020c2dcd5d80020c778c1c4c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor prepress-afdrukken van hoge kwaliteit. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU (Use these settings to create Adobe PDF documents best suited for high-quality prepress printing.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /ConvertToCMYK
      /DestinationProfileName ()
      /DestinationProfileSelector /DocumentCMYK
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure false
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles false
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /DocumentCMYK
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /UseDocumentProfile
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [612.000 792.000]
>> setpagedevice


